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On Lanczos’ Algorithm for Tri-Diagonalization
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The Lanczos algorithm transforming a given matrix into a tri-diagonal
form is well known in numerical analysis and is discussed in many literatures.
The possibility of this algorithm is shown in Rutishauser’s excellent paper
[8] However it seems to the author that no further theoretical considera-
tion has been made since then.

The process starts from a pair of trial vectors x; and y,. A pair of the
i-th iterated vectors wx; and y; can be constructed successively if y*x;0
(1<j<i—1). Hence,if y;,1*x,,1=0 for some p<"n—1, we must modify the
algorithm so as to continue. This is possible in case where x,.;=0 or y,,,=0,
while any method of modification is not known in case where x,.;=*0 and
ypr170. We shall call the former case “lucky” and the latter “unlucky”.
The only thing for us to do in “unlucky” case is to choose new starting vec-
tors x;, y1 and begin again in the hope that this case will not happen later.
Rutishauser’s result ([87] Satz 1) guarantees this possibility.

In practical computation, however, “unlucky” case may occur after re-
peated modifications in “lucky” cases. Once we encountered with “unlucky”
case, we have to abandon all the efforts made before and start again with
new trial vectors (if we stick to the old knowledge). Then a question arises
naturally: Is it actually necessary to go back to the first step? In this paper
we shall treat this problem. Roughly speaking, the answer is as follows:
It is sufficient to go back to the latest modification. As a special case of this
result, we can show that one of the initial vectors can be chosen arbitrarily
to avoid “unlucky” case. Further it will be shown that there exists a vector
x such that the algorithm starting from x;=y;==x can be continued so that
“unlucky” case may not occur. These results will be stated in Theorems 3-6
of §2 and a new procedure will be proposed at p. 279. Finally, in connec-
tion with the Lanczos algorithm, we shall give, in Appendix, some properties
concerning the location of the eigenvalues of tri-diagonal matrices.

§1. Preliminaries

1.1. Let 4 be a given (complex or real) matrix of order n. Starting
from a pair of initial vectors x; and y;, construct a sequence of iterated vec-
tors x;, y; as follows:

* This work was partially supported by a research grant of the Sakkokai Foundation.
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Ax1 :T11x1+x2, A*y12611y1+ Y2,
® | i
Ax; = Zlfjixj+ Xz, A*yi= ,iji%“" Yit1 (i=2),
i= 7=

where * denotes a conjugate transpose and scalers tj;, g;; are determined for
each ; (==1) so as to satisfy the conditions y*x;.1=2x%y:,1=0 (L<j70).
Clearly this is possible if y*x;520 (1<{;j=<{¢). Then, as is easily seen, we
have

Tj,'z(fj,':() for 1§]§l—2 (i =3),

_ yirYAx: v

Ti1i=04-1; = = s
}’i—l*xi-1 yi—l*xi—l
and
N (i
Ty =04 = = —5—.
YiT %

Hence the iteration (1) may be written as
x2=Ax1—a¢1x1, y2=f1*y1~671y1,

(2) Xiyl — Axi—aixi—ﬂi—lxiq, Yiv1 = A*yi_diyi—ﬁi-1yi—1,

a=2A% o1y g = FE (=)
i Yi-1" Xi-1

This is so-called Lanczos’ algorithm and first considered in his paper [77.
1.2. Rutishauser [ 8] showed that, if the degree of the minimal polyno-

mial of 4 is m, there exists a pair of initial vectors x, and y; such that
yi*x%;7#0 (1 <i<m). In this case we have x,.1= yu.1=0 and

a1 B
?2 B2
A(xb X2y s xm):(xh Xy vy xm)' N " .. ..Bm—l

1 'am
However, no practical criterion for the choice of such vectors is known.
Therefore, if it happens that the selection is unsuitable, breakdown of the
algorithm will occur; namely we have y,.1*x,,,=0 for some positive integer

p=<n—1, and the iteration can not be continued any more. This situation
can be divided into four cases:

Case 1. xp,1=vp,1=0,

Case 2. Xpy1 = 0, Yp+1 750,
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Case 3. x,,170, ¥5,..=0,
Case 4. x,,170, ¥y 170.

For the first three cases, we can continue the process by the following
modification:

Case 1. In this case, take a non-zero vector w,.; which is orthogonal to
the vectors x;, x5, ---, x#,. Then there exists a vector z,,; orthogonal to the
vectors yi, yz, ---, y» such that w,.1*z,,150. In fact the whole space (n-
dimensional Euclidean or unitary space) is a direct sum of the space spanned
by x1, %3, -+, x, and the orthogonal complement of the space spanned by yi,
¥2, -+, ¥p. Thus, if we replace x,,1; by z,.1 and y,.1 by w,,1, then we can
continue the process by the formulas?

J— 4
Xp+2 = Azb+l_ap+1zﬁ+1

%
w Az

A% ~ 1 ’ p+1 p+1
Yp+2 = A Wil —ApiWpiy, Fpypl = 5=
Wpi1" Zp+1

Fpes = AXpra—Clpr2%pia— Bpe12p11,
b

= A* = ar A }’z>+2* Xp+2
Yp+3 = Vo2~ Apra¥pi2— Bpr1iWpr1, Bm—l IR
p+1" Zp+l
Xpri = AXpri1—Cpyim1%pi1— BpricaXprigy
Vori = A¥yprici—Qp i1 Ypiic1— Bprics Ypri-e @T=4).

Case 2. In this case, by similar argument, we can prove the existence
of a vector z,.1 such that y*z,,, =0 (1<;7<p) and y,.1%2,,10. There-
fore the modified formulas in this case are

pu— 7/
Fpre = Azpr1— Y1251~ B )% py

Q= yp+1*AZp+1 ;. yp+1*2p+1
p+1l — * s p * ’
Ype1" Zp+l Yo" Xp
A% =/
Yp+2 = A Yo+1 7 Epr1 Vpily
Xprs = AXpi2—Qpr2¥pra— Bhi12p11,

;o yp+z* Xp+2
Bp+1 T % .

Yors = A*ypi2—Apr2Ypr2—Bpe1Yp41s * )
Yo+17 Zpr1

Kpri= A% pri1~CQpri1%p1i-1— Bpri-2%pri-2,

Yo+i — A*yjn—i—l —dm-i—lypw'—l _Bp+i—2_')"p+i—2 (7' \é 4)'

1) For detailed discussion, see [3].
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Case 3. This case is similar to Case 2.

For Case 4, however, any method of such modification is not known.
The only thing to do in this case is to choose new starting vectors x; and y
and begin again in the hope that this case will not happen later.

1.8. We note that, even if we modify the procedure for Cases 1-3 so as
to continue, Case 4 may occur at the later step. For example, let

(B5/9 —2/9  4/9 0
49 2/9 5/9 0
—2/9 89 2/9 0
/3 2/3 2/3 1

A=

and choose a pair of initial vectors x; =%2/3, 1/3, —2/8, 0) and y =
‘1/8, 1/6, —1/3, 1). Then, by simple computation we have x;=0 and
y.='2/8,1/3,5/6,1); namely Case 2 occurs. Hence, according to Causey
and Gregory’s proposal [ 3], take a new vector

*
Tt =(-2/3, ~1/3,13/6, 1)

which satisfles y,*z,=~0 and y,*z,=0. Then Case 4 will occur and the algo-
rithm fails there. In fact we have

xs=4(—18/9, —2/9, 4/9, 2/3),
Y= t(—Z/Q, 8/9) 2/93 _1/3)>

2= Yo

and

ys*x3 = 0.

Therefore, if we obey the old principle, we shall have to go back to the first
step and start again from new vectors x, and y;. However, this is not only
inefficient, but also unnecessary. For, as is easily seen, if we take another
vector z;="(—1/3, —2/3, 7/8,1) and start again from there with a pair of
vectors z; and y,, the algorithm® can be well continued to completion.” The
above fact is true in general. The purpose of this paper is to show this and
give an improved procedure for the Lanczos algorithm.

1.4. Notations and definitions. Throughout this paper, we consider

2) In the following, a term “the (Lanczos) algorithm” stands for the procedure according to the
modification mentioned above when Cases 1-3 occurred.

3) Namely, in the sense of footnote 2), the algorithm can be continued so that Case 4 may not oc-
cur. In the following we shall often use this expression.
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complex (or real) matrices and certain notational convensions will be observed.
For a matrix 4, A* (*A) stands for a conjugate transposed (transposed) matrix
of 4. A(iizir) denotes an r-square submatrix obtained from the iy, i, .-, i, th
rows and ji, j», ---, J, th columns. A square matrix A4 is called non-derogatory
if its minimal polynomial is the same as its characteristic polynomial, and
otherwise called derogatory. A square matrix 4=(a;;) is of an upper Hessen-
berg type if a;;=0 for i—j=>=2. For an n-square matrix 4 and an n-dimen-
sional vector x, there exists a number p(=“n) such that a set of vectors
%, Ax, ..., A 'x is linearly independent and a set of vectors », Ax, ..., A* 'x,
A?x is linearly dependent. The number p is called the grade of x with respect
to 4.9 Clearly x is a vector of grade p with respect to 4 if and only if
¢(A)x =0 for a unique monic polynomial (1) of degree p and ¢(A)x #0 for
any polynomial ¢(2) of degree less than p. Let xi, x5, ---, x,, be a set of m
vectors. Then we denote by [[x1, xs, ---, %n ] and [ %1, xs, -, 2, - the vector
subspace spanned by xq, xs, ---, 2, and the orthogonal complement of the sub-
space [ xy, xg, ---, X, | respectively. Finally, for vectors a;="(ay1, a1s, -+, a15),
as="(az1, @2z, -5 Q2g)y 5 As="(as1, As2, -+, s,), the notation a1 Pas P - Pa; or
iZlEBa,- means a vector “(aii, aiz, -+, @ipy Qa1, G2z, <oy Bags -y Bsiy Gozy ooy Bsy)e

Similarly, for submatrices 4;, A, ..., A, we shall use the notation 4, 4,P
P A or i} P 4; in place of a matrix
i=1

Ay
A,

.As

§2. The possibility of Lanczos’ algorithm

2.1. We begin with

Tueorem 1. Let 4 be a given matrixz of order n. Then, by the Lanczos
algorithm starting from appropriate vectors x, and y,, we can always get a
Jordan normal form.

Proor. Take a non-singular matrix 7 such that 7-'4 7T is a Jordan nor-
mal form;ie., T-'4AT= )P J; where J; are of order n; and
i=1

A
Ji=| LA )

1.

4) By definition, it is clear that the grade of any vector with respect to 4 does not exceed the
degree of its minimal polynomial. Hence we note here that, if 4 is derogatory, the breakdown of the
algorithm (i.e., Cases 1-4) will certainly occur.
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Let #; and u; be the i-th columns of 7 and T* ' respectively. Then, by the
Lanczos algorithm starting from x,=¢; and y;=u,, we get x;=1¢; and y,=0.
Thus, according to the modification mentioned in §1, we can choose u., as the
vector w,. Repeating the similar modification, the algorithm can be con-
tinued to completion as follows:

x; =1t G+F<nm+L ni+n+1, -, ma+-+ns1+1),
Xpy oyl = 0, Zngtotng+l = by tonimy+1 (1 gigs"‘l%

yi=0, wi=u; (Q2=iZn),
and
Bi=0 (A<i<n—1).

Hence the result is

A(xyy -y Knys Bny+ly Xny+25 *o0s Xnytnys Sugrny+ls <0 Xn)
:(xly Y xnly Zn1+13 xn1+2, Tty xn)'(]l@]z@@]s)-

This proves Theorem 1.

The above proof shows that theoretically a Jordan normal form can be
obtained by executing the Lanczos algorithm, using only the modification for
Case 1. If 4 is a real matrix and all the eigenvalues of A are real, then T,
or t; and u;, may be taken to be real. Therefore, in such a case we can ob-
tain a Jordan normal form by using the algorithm in the realm of real num-
bers. In practical computation, however, it is difficult to find the initial
vectors ¢, uy, etc. Hence we are to seek for other properties which assure
the possibility of the algorithm.

2.2. The following lemma plays a fundamental role throughout this
paper.

LemmA 1. Let A and A be matrices such that A=T AT with a non-
singular matriz T. If we denote by %;, ¥; (x:, y;) the iterated vectors obtained
by Lanczos’ algorithm for A (4) with initial vectors &1, 5 (x1= T%1, n=T* %),
then we have x;= TZ;, yi=T* 5. Hence x,,1=0 (y,,1=0) for some p if and
only if %5,1=0 (5,,1=0). Further, if we take a modified vector %, % (#,.1)
Sfor A, then z,.,= T7p.1 (wp1=T* 'd,,1) 18 @ modified vector for A.

Proor. The following relations hold:

5’{* T4 _’ZT:‘A\'G,'N~ 5/‘,‘*9‘5; -

X1 = TﬁlAT Xi—
Fin = ( & ¥*%; Fio1® %

and

5) Namely, 2p+1 € [71:“‘97p] + and prrl*z;:Jrl #‘_‘O (lf yp+l #:0)9 etc.
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~ ~=1 ~ ~
FAT*ART* 5 By

~ X ~ yl— ~ * ~ _’)’i—l,
X" Yi Xi-1" Yi-1

Fipr = T*A* T*_lg”q—

which may be written as

(T* 3)*A(T%;)
(T* ' 3)"(T#))

(T*' 505 T%))
(7% Fi—)¥(T%i-1)

T%;1 = A(T)— T — T%;_1,

and
(T AT 3)
(T )T %)
L (TENT )
(TZi-)*(T* " 5i21)
This implies that T%; and 7* ' is the i-th iterated vectors for A starting

from initial vectors 7%; and 7* '%. Similarly the remaining part can be
verified easily. Q.E.D.

T 5y = AT ) T*y;

T* ' 5,

2.8. The following Lemmas 2,3 and Theorem 2 are due to Rutishauser
[8]. But we give here purely algebraic proofs of Lemma 2 and Theorem 2 for
the sake of completeness.

LemMma 2. Let A be a matrix of order n and m be the degree of the mini-
mal polynomial for A. If we put

y*x y*Ax y*Aiﬂx

Pl 5, dy= | Y¥Ax i Ax ¥ A

with n-dimensional vectors x and vy, then there exist two vectors x, and y such
that fi(x1, y1, AF0 A =i<m).

Proor. Let T be a non-singular matrix such that 7-'4 T= 4, 4., where
A, is of order m, A, of order n—m, and

/11
14

14

Ay

I

1, (A;5=2; for i==)).
12
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(Note that A4; is non-derogatory, and that 4, does not appear if and only if
A is non-derogatory.) For any fixed ; with 1<{i<Cm, consider an i-square
matrix 4=A4,(13-1). Then A is non-derogatory. Therefore we can find an
i-dimensional vectors %( %) such that a set of vectors , A%, .., 4''% (3, A* ¥,
..., A¥7'%) is linearly independent. For such vectors we have

j‘,*
~ >* g ~ o
z(%5 ~9 A): y A ¢ 56, A?)E, ] Al_l-% 7&0
YAI=H T
y*Aj"i—l

PR . — e,
Let x=7T-(C%,0, ..., 0) and y=T*""("y 0, ..., 0), then we have y*A*x =
y*A*% for any k. In fact, because of a special form of 4;, we have

yrAts = FADGEDE =y (DY E = 7+ A%
Hence we obtain
fi<x: Y A>:f1(i, 5’, J)#O)

which implies that fi(x, y, 4)7:0 considering as a function of the components
of vectors x and y. Obviously a union of the roots of the non-trivial equa-
tions fi(«x, v, 4)=0 does not spann the whole space since they are equal to a

set of all the roots of a non-trivial single equation ]77 fi{x, y, A)=0. Thus we
=1
can find two vectors x1, y such that fi(x:, y, H)#=0A<i<m). Q.E.D.

Lemma 3. Let A be a matrix of order n, and m be the degree of its mini-
mal polynomial. Then there exist two trial vectors xi, y: such that xi vy
(1 =i=<m) are well defined, i.e., v*x; 70 A1=i<m) and y*x,=0 (GE+)). In
this case we have always xy,.1= ym,1=0.

Proor. This follows from Lemma 2 by noting that
flaen y D= [[Gx)  A=Zi=m)
H

(see[6]or [8]). Q.E.D.

TueoreM 2 (Rutishauser). Let 4 be a matrix given as in Lemma 3. Then
there exists a pair of initial vectors xi and y, such that the algorithm can be
continued to final step using only the modifications in Case 1 and

A(xla Ty xn):(xla Ty xn)'(LlEBLZ@@Ls)

for some s, where
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i Bi
1 aiz'ﬁiz.
(3) L= 1.,_'-...'-&%1 (8,50 for any i, /)

and m=n,>n,=>...=>n.%

Proor. Considering a Jordan normal form, there exists a non-singular
matrix T such that 7 '4T= zs_,‘l@ A;, where A; are non-derogatory of order »;
(m=n,>>ny > >ng, Z_Zillnizn) and the characteristic polynomial for A4; co-
incides with the minimal polynomial of j‘;i@ A; 1<i<s). Then, by Lemma

3, we can find two n;-dimensional vectors x;;, yi; such that y;*x; 0 and the
j-th iterated vectors x;;, y;; for 4; starting from x;;, y: satisfy

=0 (j+Fk)
yik*xij (1 é], kg ni),
#0(j=h)

and
Xing+1 = Yiny+1 = 0

for each i (1 <<i<Ts). Therefore, by Lemma 1, if we apply the algorithm to
A with initial vectors

n—n n—n

X1 = T't(txlla O> Ty 0)9 n= T*fl'tcylls O’ T 0)3
the iterated vectors «x;, y; must have the form
2j= T Cxy, 0,5 0), 35 =T% "y 0,,0)  A=Zj=n)

and

Xnj+1 = Yn+1 = 0.

Next we set

n n—ni1—nz
———

— e
Zng+l — T't(oa Tty 03 tx213 0) ctty 0)9
wn1+l = T*¥1't(03 ) 07 ty21, O) ] 0)
and begin again with them, since

Zny+1 € [yla ) ynlji) Wy, +1 € I:xla Tty xnljla

6) More precise results will be given later as Theorems 5 and 6.
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and

wn1+1*zn1+17&0-
Then the iterated vectors x;, y; satisfy
yi*a; 0 (m+1=j7< ni+ns)
and
Xpyany+1 = Yujtny,+1 = 0.

Continuing this process, the algorithm is complete after s—1 modifications in
Case 1 and the result is

AX=X(L, DL D DLy
where

X = (%1, -, Xnyy Zng+ly Xny+2s vy Xuydomtng_1s Bnytentng_y+1y =0y Xy

— 7.t ¢
Zny by 41 = T. (0, cey 0, Xiilly 0, crey 0),
—_— —

7oty n—my—t R4
Xny bt ti = T't((): -y 0, txi+1j) 0, ..., 0 (zéjgnﬂl)a
and L; is a non-derogatory tri-diagonal matrix shown in (3) with

_ yi*Aixi;
;= *
Yir* i

B = Yij 1 Fiivi s
3 g *

Yi ™ %5
The proof is complete.”
2.4. We now turn to the problems raised in §1. The following theorem

assures the possibility of the algorithm in Case 1.

Turorem 3. Let us apply the Lanczos algorithm to A with initial vectors
%1 and yi, and assume that Case 1 occurs after several modifications due to
Cases 1-3. Namely let

Xy ooy Xpys Zply Xp 2y s Kpyy Bpyaly oy Xpy Xp o1 =0,
Yis 05 Yag Waytls Yayes s Yaps Wapsls s Yoo Va1 = 0,
70  (A=ZiZp,iFEp+l, .., pot1),

570 A=j=¢sjFqat+l ) gotl),
Sa= g =0 (=iZr,1=j<s),

7) The similar proof for this theorem is found in [6], but there it is not clear whether there are
VeCtors zy11, Wp41 (Wp11¥2, 115 0) such that they have a common grade and y;%z,.1 = % wps1 =0
(1< j<p),in case where x,,;=¥,,1=0.
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and
pr = qs = p(say).
Then there exists a pair of vectors z,.1, wy.1 With a common grade such that

€)) Zp 1 €LY ooy Yays Wai+1s Yay+25 o0 Yo Waytls -0 yD]L’

<1i) Wyl € [xl) vty Xpys Bpyaly Xpia2y ooty Xpyy Bpytly o0 xp]L,

(i)  wy1*251540,
and

(iv) the algorithm starting again from z,. ., and w,,; can be well continued
so that Case 1 occurs, i.e., so that, for some integer p,.,, we have

Xp, i1 =Y, 1 =0, and y*x;=£0, (p+H2=i=p,.1)

Namely, under the above situation, the algorithm can be well continued to com-
pletion using only modifications due to Case 1.

Proor. Let
U=[x, - Xpys Bpy+1ls Xpi+2s ~o0s Xpys Epyily 0 xp],

P = I:yl, oty Yaps Wai+1s Yai+25 o0y Yag Waytls oo yﬁ]a

and uy, -y Un_p (1, -, Va_p) be a basis of U+(Q0+). Then the subspace N+ is
invariant under 4. In fact we have

¥y dv)=(d*y)*v=0 (A=i<p)
and
Wy 1M (Av) = (L*wgn)*v =0 (Q1<j<s—1)
for any vector v € Q0+ since
A*yiy AFwg €@ A<i=p,1<j=s—1.
Thus we may write

n=p
Av; = 33 b;iv; A<i<n—p)
i=1

for some scalar b;;. Let B be a matrix of order n—p constructed from the
coefficients &;;;

bn—pl bn—pz bn—p n—p
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Then, by virtue of Theorem 1 or 2, we can find a pair of n—p dimensional
vectors %,,, and @,,, such that B is well transformed into a block tri-diagonal
matrix L, P - L, by the Lanczos algorithm starting from the pair. Let
the order of L, be n; and put p,,1=p+n;. If we denote the iterated vectors
for B by %i, %, we have

Wps1*Zp1 70, Fpui¥%p ;70 @=j<n1), Fp  1=5%s,,1=0,

~ ~ ~ ~ AL
Yi € [Zp+1, Xp2y <oy xi—l] 5

and
X; € Ewb+1> 5’p+2> ) 57121:'L <P+2§igpr+l)'
Let
X:(xb ity Xpys Bpi4ly Xpia2s ooy Xpy Uly ooy 'Unﬂb>>
Y:(yl, oty Yays Waivls Ya25 00 Yoy ULy o0y un~l>)>
and
(ur*vy  wi®vs o wMva,
C— us*vy  ustv, Us*v,p
Uy pFv1 uy y¥vs Unep¥Unp

Now we shall show that a pair of vectors z,, 1=(v1, -, v4_5)3p.1 and wy. =
(w1, -y un_p)C* 'y, is what we seek. It is clear that the conditions (i) and
(ii) are satisfied since z,,, and w,,, are linear combinations of vy, ..., v, , and
ui, -, Uy_p respectively. Further we have

Wpi1*2p 11 = Wp1%Zp 150,

Next, to prove the condition (iv), we denote by x;, y; (i =p+2) the iterated
vectors which are obtained by applying the algorithm to 4 with the modified
vectors z,,1, wyy1.  Then they satisfy the relations

Xi = (Ula LR Uﬂ—IJ)%ia Yi = (ula Tty uﬂ—ﬂ)C*ilyi (P+2§Z§PT+1)’

and



On Lanczos’ Algorithm for Tri-Diagonalization 271

Bp,py 1= Yppyy i1 =0,
as is easily verified using induction on i =p+2. Let
Z = (%1, -y Xpyy Zpye1s Xpy 12 oos Xpy Zprly Kpiy 5 Xp , e
Then, by noting that A(vy, -, v, ) = (v3, -- v,_,)B, we obtain
AZ = Z(LéPLy)
where L, is a (block) tri-diagonal matrix of order p such that
A%y oy Xpyy Zpya1s Xpyr2y 5 Xp) = (X1, ooy Xpys Zp 41y Xp 425 -5 Xp)Lo,
and its concrete form will be shown below. This completes the proof.

Typical diagram of L, in case of p1<q:1< - <q,.1<p, (=q,=p)

Tay B
‘]_ .
Bpl—l
1 Xp, 6‘21
a2>1+1 51/;1“
| 1
) . Bql—l
Ly= 1 Uy,
1
i 1 aés—l+1 B;s~1+1
1 2
i Bo-1
\ ! 1 @y

2.5. We shall now consider the possibility of the algorithm after the
modification in Case 2 or 3. First we show the following:

Levmma 4. Let A; (1 <i<s) be s Jordan block matrices of order n;
(Zs] n;=n) such that
i=1

j’ iz#lj<l7&]>s



272 Tetsuro YAMAMOTO

and let A=A,D P A,. Corresponding to this matrizc A, let v=0v:P - P,
be an n-dimensional vector such that each subvector v; 18 n;-dimensional. Then
v has the grade n with respect to A(A*) 1f and only i.f the first (last) component
of each v; is different from zero.

Proor. Let v; =*(vi1, viz, ---, vin,). If, for instance, we assume that
v11 =0, then the first row of a matrix (v, v, ..., 4% %) consists of only zero
elements. Hence a set of n vectors v, Av, ..., A" v is linearly dependent, and
v can not be of grade n with respect to 4; namely, if v has the grade n with
respect to 4, we must have v,,+0 for every i (1<i<s). In this case a
simple computation on determinant shows that

a1(0) ax1) -+ ax(n—1)

as(O) as(l) a’s(n_l)

where a;(j) stand for n,-dimensional column vectors whose components con-
sist of the first column of A4i. (4? is an identity matrix of order n;) Hence
the value of the determinant on the right, denoted by 4, is non-vanishing®.
From this it follows that det (v, 4v, ..., A" W)==0 if v;; 50 (1<{i<5s), since
4 is independent of the components of ». This proves the assertion.

LemMa 5. Let us assume that Case 2 occur at the p+1-th step (it may
occur at the p'(<p) th step), and modify the algorithm choosing a mew vector
Zpi1 €Ly, oy Yo dt LF fizpir, Yor1, A)0 A =Zi<k), then a sequence of the
iterated vectors x;, yi (p+2="i <p-+k) is well defined by this modification, and
we have

p+k
fk(zp+1, Yp+1s A)= (}’p+1*zp+1)‘.:]lz+2(yi*xi)

where f, 1s defined as in Lemma 2.

Proor. Induction on £. Since the lemma is trivial for k=1, we suppose
that it holds for k—1. Then x;, v; (p+2=<i<p+k—1) are well defined and

8) If ny=n,= - =n, we can show that
4 =11 (A;—Aymni
7

by noting that
det (a(n—ny), a(n—n,+1), -, afn—1)) = Ans(n—ms)

and
o d

025 |az=1y

considering as a function of 4,. Hence Lemma 4 follows from this fact. But such calculations are not

=0(1=vnmn;—1,i>j),

necessary for our purpose.
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Fr-1(zpi1y yp11, A= (yp1*2p41) i]—]:(ym*xw)#O-
Hence x,.4, ¥,.% can be constructed and we have
%pri = Qi(A)zpi1— P A)%p,
Youi = i(A)* ypun C=jsh,

where ¢;(1) is a monic polynomial of degree j—1 and ¢;(4) is a polynomial of
degree j—2. Since x,,1=0 by assumption, we have A4%x, €[ x1, ---, x5 | for
any g and y,.;¥¢i(A)x,=0 for any i and j (2<";j<"k). This implies that

yﬂ+j*xp+i = yp+j*§0i(A)zp+l-

Moreover, y,.*¢{A)z,.1 is a linear combination of y,.%z.1, ¥p+i*A2zpi1, -+,
ypei* A 2,1 With coeflicient one over the last term. Thus, by elementary
calculation on determinant, we have

yp+1*z1>+1 yp+1*xp+k
* b * — | Yo zper o Y™ apis
(}’b+1 Zp+1)’_]72(9’1>+j Hpii) =
JTa e et
yp+k*zp+1 yp+k*xp+k
Bl
Yo1*zp01 Yo Azpir o yp A" zpn
2 &
Yorr*Azper  Ypr*Azpiyr o yp¥ ATz
-1 k 2%-2
Yo ¥ A 201 yp1¥ A 200 Vo1 AT T zp0n

= fu(zps15 yp11, 4. Q.ED.

Lemma 6. If x(y) is a given vector of grade p with respect to A (A*), then
we have

fk(x) Ys A)E:"‘O O‘ékgP)

considering as a function of the components of a vector y(x).

Proor. Obviously, we may assume that 4 = i b 4; with
i=1

4;
Lo G
12,
4= . L aER G
n2(1)
1%
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Then we put
x=x1)P-Dx(s), y=yLDD ys),
where x(i), y(i) correspond to 4;, and
2(2) = (@) §12(0); -5 Evmyix(Ds §21(D); -5 Ezmyix(D); ),
y (@) ="(u@), 12D -5 71,0y 121Dy 5 D2myix(Ds -2

In order to prove the lemma, it is sufficient to show that, for any ¥ with 1<
k< p, we can construct a vector y such that fi(x, y, 4)50. Now, given i,
define an integer 4,(i) for each j, as follows:
g if &,.0)%#0 and ¢&,(i)=0 for 1<g,
hi(@) =
0 if &,()=0.

Next, let
d; = max {n;(i) —h;(i)}
J

and
N; = A4;,—41;

where I; is an identity matrix of the same order as of 4;. Then, for any &
such that 1<% < p, we have

k<p=rank(x, Ax, ..., 477 'x)

< Yvank (x(i), (i), -, 42 4(0)
= g}rank(x(i), Nix(@), -y N?712(0))

d;.

i
™

fl

i=1

Hence it is possible to select non-negative integer k; so that k;<<d; and

3 k;=k. Without loss of generality we may assume that
=1

di = n1(@)—h(7) A=KiKs).

Then, putting h;=#.(7) in order to simplify the notation, we define k;-dimen-
sional vectors %(i), 7(i) and k;-square matrices A; as follows:

%) = &1n,4100), E1n, 2Dy -5 Erner (D),

(@) = (11,15 1nga2@)y -5 Panger,(D)s

A — A (hitlihs+2,00h,tk
Ay = A pisie.
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Now, for the vector x given above, consider a vector y such that
7;(1)=0 (j#1,or j=1and : >h;+k;)
and
P+ () F0.
Then this vector y satisfies fi(x, y, 4)0. In fact, if we put
p=3DD D), F=3L)D - DF),
and
A=A, P---P4,>»

then, by Lemma 4, a set of k-dimensional vectors %, 4%, .., A 'x(3, A*7, -,
A*7'% is linearly independent since the first (last) component &, ,1(i)
(1,40 () of the vector %(i) (3(2)) is different from zero for each i. Also it
is clear that y*A'x= ¥*4’'x for any non-negative integer i. Thus we obtain

fk(x) Y, A) :fk(-aza 7a A‘)
*
*4

DR

*gkfl

=

i.e., fk(x, Y A)Eéo (1 gk ép)s
which establishes the assertion. Q.E.D.
We are now in a position to prove the following:

Tueorem 4. Let us apply the Lanczos algorithm to an n-square matrix A
with tnitial vectors x, and y1. And assume that Case 2 occurs after several
modifications due to Cases 1-3. Namely, let the iterated vectors be obtained as
Jollows:

X1y vo0s Xpys Zpiwls Xpi+2 ~o0y Xpyy Tpyrly o0s Xps Xp o4l :07

(4) Y s Yas Waivls Yay+2 s Yags Wyl o0y Yaps yqs+17&0,
xpi+1:0(1§i§r), yqj+1:0(1§j§8~1),

where p,=q,. Then there exists a vector z, .1 such that

: L
(i) Zp,+1 € [yb vy Vo Wo 41y Vg 42 o005 We 1415 200 ypT] s

(ii) ypr+1*zp,+17&0,

9) If d;=0 for some ¢, then k;=0 and £(z), #(i) and A:. do not appear.
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and

(iii) the algorithm starting again from z, ., and y, ., can be well con-
tinued to completion.

In particular, if A and the vectors in (4) are all real, the vector z, .1 can
be taken as a real vector.

Proor. For convenience sake, let p,=¢,=p and let %, X be defined as in
the proof of Theorem 3. Then it is clear that there exists a vector z,,; such
that z,., € Q" and y;,:%2,,150, since the union of a set of the vectors x,
ey Xy Zp i1y o %p aNd a basis of 0 spanns the whole space. If either one
of Cases 1-3 occurs after starting again from a pair of vectors z,,; and y;,1,
we can continue the process by the modification as is explained in §1. There-
fore, in order to prove the theorem, it is sufficient to show that a vector z,.,
satisfying (i) and (ii) can be chosen so that Case 4 does not occur. On the
contrary, suppose that Case 4 occurs for any choice of a vector z,,; satisfying
the condition (i)}and (ii). Then there exists a positive integer t=k(z;.1) (=2)
depending on z,,; such that

®) D’izﬂ'*xpw'#o (2§j§k'_l)a
Vour %50 =0, Xpip #+0 and Y4170,

where x,.;, y5.; (2= j=<k) denote the iterated vectors obtained by the algo-
rithm starting again from the vectors z,,, and y,.;. Since k<n—p,

g = max k(zp.1)

zﬁ_lEV‘L
Ip41*2p 7?0

exists and we can find a vector z,,; such that the situation (5) happens at
k=gq. Then the grade of y,.; with respect to 4* is not less than ¢ since

q= rank(}’prrla oy Ypra) = rank(}/pﬂa A* ypi15 oy A*rl}’ﬁﬂ)-
Hence, by Lemma 6, we have
fi(xa Yp+1s A)io (1§l§‘1)

considering as a function of the components of x. This implies the existence
of a vector z such that

fi(z, yp+17 A)#O (1§1§9>

Since the whole space is the direct sum of the space % and P!, the vector z
can be written uniquely in the form

z=u+v (uell,ve P
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We put z,,1=v. Since, as is easily seen, the space ¥ is invariant under 4,
we have for any positive integer &

A"uw €U, yy*A"u =0,
and
Yor1¥ A 2y = ypa* Az

Therefore we have

fi(zp+1> Yo+1s A) :fi(z> Yo+l A4)=+0 (1§i§q)-

On the other hand, since the vector z,.; satisfies the conditions (i) and (ii),
we can continue the process starting again from a pair of the vectors z,.,; and
¥s+1. Then, by Lemma 5, the following holds: ‘

q
fq(zp+1> Yo+15 A)= (yp+1*2p+1>‘ ]Zz(ypﬂ'*xm-j)
iz

where x,.;, v»,; represent the iterated vectors constructed by this algorithm.
Hence we must have y,,,*x,.,- 0, which contradicts to the maximality of g.
Thus there exists a vector z,.; such that z,,; € WO, v,.1%z,,:50 and Case 4
does not occur. Especially, if 4 and the iterated vectors in (4) are all real,
it is clear that the vector z,,, can be chosen as a real vector. The proof is
complete.

As a special case of Theorem 4 we have

TareoreM 5. For a given non-zero vector x(y), there exists a vector y(x)
such that the Lanczos algorithm starting from x,=x and y,= y can be well con-
tinued to completion. Especially, in Theorem 2, one of the vectors xi, y1 can
be chosen arbitrarily as long as it has the grade m.

2.6. Asis well known, if 4 is hermitian (or real symmetric), the algo-
rithm is well continued to completion, starting from any common initial vector
x1=1y=x. This is not true in general, even for normal matrices as the
following simple example shows:

Consider a normal matrix

i i 0
A=|i i 0
0 0 y3+i:

If we choose a vector x='(v2/3, 0, 1/¥3) as a common initial vector, then we
have

o= dx— A% _(_y2/3 V23, 2/3),

x*x
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*
yy = A¥z— xxAx —(—\2/3, —iN2/3, 2/3),

and
¥ %, =0.

This example raises a question whether, for a given matrix A4, there always
exists a vector x such that the algorithm starting from x, = y;=x can be well
continued to completion. Fortunately the answer is affirmative. Namely,
as another refinement of Theorem 2 (Rutishauser), we obtain

THeorREM 6. In Theorem 2, x, and y, can be taken as the same vector.
Namely we can find a vector x of grade m with respect to both A and A* so that
the algorithm starting from xi=y,=x may be well continued to completion
ustng only modifications due to Case 1. If A is real, the vector x may be taken
as a real vector and the algorithm is possible in the realm of reals.

Proor. Let T and A4, be the matrices defined in the proof of Lemma 2.
We denote by J; (1 <{i{<s) the i-th Jordan block matrices of order n; appeared

in 4;;ie, 4= > @J. Then it will be shown that
i=1

(6) Filx, T*Tx, T AT)20  (1<k<m)

considering as a function of the components of a vector x. To prove this, we
take a positive integer £ with 1 <<kt <<m and r (<{s) positive integers %; such

that k;<<n, and Zr] ki=Fk. Further we put
i=1

x—(ZEBx<z>)eB’<0 0>, T*Tx= (Z@y(z))@(* ey %),

where x(2), (i) are n;-dimensional vectors and
=40, ...,0, &, -, i) A<i<r)
='0, ., 0) (+1I=iZs),
Y@ ="y oy ity oy ) A7)

Since T*T is positive definite, each component 7;; is a non-trivial function of
€11, - 1y -5 &1 -+, Era,» Hence we can find £ numbers &,; such that ;0
1<i<r,1<j<k). By an ordinary argument of continuity, we may as-
sume that &,=0 (1 <h<r, 1<<I<k;. Then, in the same way as in the
proof of Lemma 6, we obtain fu(x, T*Tx, T AT)=fu(%, 9, A)50, where

x(1)

A t
x = (Ell, MY Elkla Tty 5713 MRS Erk,),

y:t(vlla s Wlkys v Wrls ooy er,),



On Lanczos® Algorithm for Tri-Diagonalization 279

and
N 7
A= L OTGETkI 8-
=

Since k is an arbitrary integer such that 1<k <Cm, this establishes (6). There-
fore we can find a vector % such that f,(%, T*T% T AT)#+0 1<k<m).
Then the grade of ¥ with respect to T-'A7T is clearly m and the algorithm
for T7'A T starting from initial vectors ¥, =% and % = T"*T% can be continued
to the m-th step:

yi*x:i 0 A=i=m), Bnp= Fmi1 =10

where %; and 7 denote the i-th iterated vectors applied to 7-'47T. There-
fore, by Theorem 3, the algorithm can be well continued to completion. By
Lemma 1, this implies that the algorithm for 4 starting from common initial
vectors x; = y;= T'%, can be well continued to completion using only modifica-
tions for Case 1. Evidently the vector T%, has the grade m with respect to
both A4 and 4*. The remaining part is clear. Q.E.D.

2.7. Computational procedure. So far, we discussed the possibility of
the Lanczos algorithm from theoretical point of view. Now, according to the
results obtained there, a computational procedure of the algorithm can be
formulated as follows:

Step 1. Let x; and y, be a pair of vectors which is chosen arbitrarily or
according to any criterion, and start the algorithm.

Step 2. If Case 4 first occurs on the way, we choose a new vector x] and
begin again with a pair of vectors x; and y,.

Step 3. If either one of Cases 1-8 occurs on the way, we modify the
procedure according to the rule stated in $1, and continue the iteration.

Step 4. Proceeding in this way, if Case 4 occurs after several modifica-
tion due to Cases 1-3, we go back to the latest modification and begin again
from there replacing the modified vector by a new one. Namely, if the latest
modification is due to Case 1 at the p-+1-th step, we may replace only one of
the vectors z,., and w,,,; by a new vector; similarly, if it is due to Case 2 (3)
at the p+1-th step, it is sufficient to replace the vector z,.:1(w,.1) by a new
vector zj.1(w).1).

In the above procedure, if 4 is a real matrix, the algorithm can be done
in the realm of real, i.e., vectors xi, y1, 25,1, wp+1, €tc. may be taken as real
vectors. At any rate, theoretically, the algorithm is always possible by the
above procedures as Theorems 3,4 and 5 guarantee. Further, by Theorem 6,
we may replace “Step 1” by the following:

Step 1'. Choosing any non-zero vector x, start the algorithm from

x1:y1=x.
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2.8. Geometric interpretation. Let 4 be a non-derogatory matrix of
order n, and S be an n-dimensional (complex or real according as A is com-
plex or real) affine space. For each positive integer k, let ¥, be an algebraic
variety defined by the equation f.(x, y, 4)=0. Considering an n-dimensional
vector as a point of the space S, we shall call a pair' of the initial vectors
leading to one of Cases 1-4 as a breakdown point in a space Sx.S. Then a

set of all the breakdown points forms an algebraic variety V= \”j V,in Sx S
k=1

defined by ]n]fk(x, y, A)=0 since
E=1

filw, 3 A) =[]

or

k
fk(zp+1, Yp+1s A)y=(zp1* yp+1) 'jzz(yp+j*xp+j),
=

ete. by Lemma 5. Thus the results (Theorems 2-6 and Lemma 6) suggest
the following geometric interpretation for the possibility of the Lanczos al-
gorithm.

TueoreM. Let A4, S, and V; be defined as above.
(i) A set of all the breakdown points forms an algebraic wvariety

V= \nj V,in Sx S. And there exists a point P of Sx S such that P¢ V.
i<1
(il) For any point x(5<(0)) € S having the grade p with respect to A, we
) »
have xxSE\JV; and certainly xxS<V,,1. Analogously we have Sx yZ\JV;
i=1 i=1
and Sx yC ¥V, for any point y(5=(0)) € S having the grade p with respect to
A*,
(ii1) The diagonal in S x S is not contained in V.

Appendix. The eigenvalues of tri-diagonal matrices

In this appendix, we investigate some properties concerning the eigen-
values of tri-diagonal matrices, in connection with the Lanczos algorithm.
Let A=/(a;;) be an upper Hessenberg matrix of order n. If a;.,;=0 for some
i, the eigenvalue problem for A is reduced to that of lower order. Hence
there is no loss of generality even if we assume that a;.;;~0 for any i. Then
the following lemma is clear from the theory on elementary divisors since
the elementary divisors e; satisfy e;=1 (1<{i<<n-—1). But we give here
another elementary proof for the sake of completeness.

LemMA. Let A= (a;) be an upper Hessenberg matric with a;,1;°c0
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(1<i<n—1). Then the eigenvalues of A are distinct if and only if A is dia-
gonalizable.

Proor. let 4y, 4y, ..., 4; be & numbers and consider a matrix
A=(A—1I)(A—2:1). . (A—21,I),
where I denotes the identity matrix of order n. If k<n, then A=~0 since,

. k
as is easily seen, the (k+1,1) element of 4 is //a;,1:+0. Therefore the
i=1

degree of the minimal polynomial for 4 must be n. Hence the eigenvalues
of A4 are distinct if 4 is diagonalizable. The converse is clear. Q.E.D.

Since a tri-diagonal matrix is a special case of the Hessenberg matrix,
we obtain from the lemma

TureoreMm A.1l. Let
bl C A

a1 bz Co
(1) A — . ., .

@pz byt Cn-1
2228 ] bn

where a; and c; are real and a;c; >0 (1=i<n—1). Then we have the following:
(i)  The vmaginary part of any eigenvalue 2 of A satisfies

min Im(5;)) <Im() << max Im(d)).
1=isn 1=is=n
(i) If b; are real, the eigenvalues of A are real and simple.
(iii) If b; are all real, exactly one eigenvalue of A(13-71) lies between any
two eigenvalues of A.

(REmark. The properties (ii) and (iii) are well known in connection with
Sturm sequence, but, as is shown below, we can give a unified treatment.)

Proor. Asis well known, by diagonal matrix D, we can transform A
into

B \
D14D= \/E bz". \/(72;2
Van 9Cnz byt Vap-1Cn_1
L Vares b

Hence, if b; are real, D'AD is real symmetric and diagonalizable. There-
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fore the eigenvalues of D~'4D (and A) are real and distinct by the lemma.
This proves (ii). (iii) is a consequence of a direct application of the separation
theorem for the real symmetric matrix D-'4D. Now we shall show (i). Let
x="(&, -, &) be a unit eigenvector for D' 4D corresponding to an eigenvalue
/. Then we have

A=x*D'ADx = i:lbi |&;] Z-I-izi Vaici(Ei€i1+8&:Ei).
Hence we obtain
Im(2) = Im (3 6:/ &%) = SIm ()&

Thus the inequality (i) follows. Q.E.D.
As a dual for Theorem A.l, we obtain

TuaeoreM A2, In the tri-diagonal matrix (1), let a;, c; be real and a;c; <0
(1<i<<n-—1). Then we have the following:
(1) The real part of etgenvalue 1 of A satisfies
min Re(d;)<<Re(1)<{ max Re(d)).
1=isn 1sisn
(i) If b;=0 (1={i=<n), the eigenvalues of A are pure imaginary (ad-
mitting zero) and simple.

Proor. It is sufficient to consider a diagonal matrix D=diag<1, J—ai/cy,
ceey ‘/ﬁ(— ai/ci)> and D_lAD. QED
iZ1

CoroLLARY (Arscott [1]). If the matric A4 in (1) is real and a;c;<0
(1<i<<n—1), then all the real eigenvalues of A lie between the least and gre-
atest of the b;, these values included.

The similar results hold for a certain type of infinite tri-diagonal matrix.
Let X be a separable infinite dimensional complex Hilbert space. And let 4
be a linear operator of X into itself. If 4 admits an infinite tridiagonal mat-
rix representation

f by
ai bz Co
(2 R
Ayp—1 bn Cn

|
\

with respect to some orthonormal basis of X, and a,, b,, ¢,—0 (n— o), then
A is compact. Hence all the eigenvalues of 4 are approximated by the eigen-
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values of finite matrix

b1
a1 by ¢
A, = . . ...
I |
Ap—1 bn J

([4] Lemma XI. 9.5). On the other hand, let 2,(n) (|2:(n)|=|2x(n)|=---) be
the eigenvalues of A4,, each arranged according to a certain rule. Then, for
every i, any limit point of {1,(n)};-, is a point of the spectrum of 4 (see[127]).
Therefore Theorems A.1 and A.2 are transformed respectively as follows:

TaeorReEM A.1’. Let A be an operator of X into itself and admit a matrix
representation (2) with respect to some orthonormal basis of X. If a; and c;
are real and a;c;>0 for every i, then we have the following:

(1) The imaginary part of any eigenvalue 2 of A satisfies

inf Im(b;) <Im(2) <sup Im(5;).

(i) If b; are real, the eigenvalues of A are real.

Turorem A.2". Let A be an operator defined as in Theorem Al'. If a;
and c; are real and a;c;<<0 for every i, then we have the following:
(i)  The real part of any eigenvalue A of A satisfies

inf Re(d:) <Re(2)<sup Re(b)).

(i) If b;=0 for every i, the eigenvalues of A are pure imaginary (ad-
mitting zero).
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